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ABSTRACT
Background Globally, 2.5 million neonates died 
in 2018, accounting for 46% of under- 5 deaths. 
Multiparameter continuous physiological monitoring 
(MCPM) of neonates allows for early detection and 
treatment of life- threatening health problems. However, 
neonatal monitoring technology is largely unavailable in 
low- resource settings.
Methods In four evaluation rounds, we prospectively 
compared the accuracy of the EarlySense under- mattress 
device to the Masimo Rad- 97 pulse CO- oximeter with 
capnography reference device for heart rate (HR) and 
respiratory rate (RR) measurements in neonates in 
Kenya. EarlySense algorithm optimisations were made 
between evaluation rounds. In each evaluation round, we 
compared 200 randomly selected epochs of data using 
Bland- Altman plots and generated Clarke error grids 
with zones of 20% to aid in clinical interpretation.
Results Between 9 July 2019 and 8 January 2020, we 
collected 280 hours of MCPM data from 76 enrolled 
neonates. At the final evaluation round, the EarlySense 
MCPM device demonstrated a bias of −0.8 beats/
minute for HR and 1.6 breaths/minute for RR, and 
normalised spread between the 95% upper and lower 
limits of agreement of 6.2% for HR and 27.3% for RR. 
Agreement between the two MCPM devices met the a 
priori–defined threshold of 30%. The Clarke error grids 
showed that all observations for HR and 197/200 for RR 
were within a 20% difference.
Conclusion Our research indicates that there is 
acceptable agreement between the EarlySense and 
Masimo MCPM devices in the context of large within- 
subject variability; however, further studies establishing 
cost- effectiveness and clinical effectiveness are needed 
before large- scale implementation of the EarlySense 
MCPM device in neonates.
Trial registration number NCT03920761.

INTRODUCTION
High neonatal mortality rates persist in Sub- 
Saharan Africa, with 27 deaths/1000 live births, 
a rate 10 times higher than rates in high- resource 
settings.1 Interventions are urgently needed, partic-
ularly in low- resource African settings, if Sustain-
able Development Goal Target 3.2 of reducing 
neonatal mortality to 12 deaths/1000 live births is 
to be achieved by 2030.2

Major causes of neonatal mortality include 
complications of preterm birth, asphyxia, and infec-
tious diseases which are preventable and treatable.3 

Technologies that can detect vulnerability and 
prompt interventions have great potential to 
improve neonatal survival. Multiparameter contin-
uous physiological monitoring (MCPM) devices 
could be key in identifying high- risk neonates. 
Studies have demonstrated that monitoring of vital 
sign trends can predict clinical deterioration and 
allow for timely intervention and improvement in 
health outcomes.4–8 However, neonatal MCPM 
devices are not available in most low- resource 
settings due to barriers such as the high cost of 
equipment and a lack of health personnel with 
appropriate training.9 10

A better understanding of if and how MCPM 
devices can be adapted and optimised for use in 
neonates in low- resource settings is critical. Our 
study’s primary outcomes were agreement of heart 

What is already known on this topic?

 ⇒ Sustainable Development Goal 3’s focus on 
treatment and prevention of acute illness 
calls for development and optimisation of 
innovations for neonatal care in low- resource 
settings.

 ⇒ Continuous monitoring of neonatal heart and 
respiratory rates is rarely performed in low- 
resource settings due to poor availability of 
monitoring technologies and high acquisition 
costs.

 ⇒ Almost all studies of automated monitoring 
technologies have been conducted in high- 
resource settings, making it difficult to assess 
these technologies for use in low- resource 
settings.

What this study adds?

 ⇒ This is a novel evaluation of the accuracy 
of a contactless multiparameter continuous 
monitoring device compared with a reference 
standard in neonates in a low- resource setting.

 ⇒ We describe a method for and some of the 
challenges in performing monitoring device 
accuracy studies in neonates.

 ⇒ Our study indicates acceptable agreement 
between the EarlySense device and the Masimo 
Rad- 97 reference device for measurement of 
heart and respiratory rates.
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rate (HR) and respiratory rate (RR) measurements comparing 
the EarlySense (EarlySense, Israel) investigational device to the 
Masimo Rad- 97 pulse CO- oximeter with capnography (Masimo 
Corporation, USA) reference device. We hypothesised that the 
EarlySense device would agree within a priori–defined thresh-
olds for HR and RR measurements when compared with the 
reference device and show minimal bias.

METHODS
Study design and procedures
We conducted an iterative prospective study at Aga Khan Univer-
sity, Nairobi (AKU- N), a tertiary healthcare facility in Kenya, to 
assess agreement of HR and RR measurements from the Early-
Sense investigational device with those from the Masimo Rad- 97 
reference device.10 The Masimo Rad- 97 device was selected 
based on its capability for high- resolution data collection and 
neonatal capnometry and pulse oximetry. EarlySense’s contact-
less wireless piezoelectric sensor can be placed under a patient’s 
mattress to detect ballistic vibrations from respiratory chest wall 
movement and cardioballistic movements from ejection of blood 
(online supplemental appendix A).

During Masimo Rad- 97 reference device verification, we 
tested functionality and estimated within- neonate and between- 
neonate variability to pre- specify thresholds for agreement 
comparisons.11 We completed an initial round of open- label data 
collection from both devices in which complete reference device 
data were shared with EarlySense prior to analysis. Three rounds 
of closed- label analysis followed, in which the first 15–30 min of 
reference device data from each neonate were provided to Early-
Sense to confirm time synchronicity across data sources (online 
supplemental appendices B, C). All reference device data were 
provided to EarlySense on completion of each subsequent round 
of data analysis to optimise HR and RR detection algorithms.

Caregivers of neonates delivered at AKU- N during the study 
period were approached for recruitment into the study and 

trained study clinicians obtained informed consent prior to 
determining eligibility for enrolment (table 1). Enrolled neonates 
were simultaneously monitored by both devices (figure 1; online 
supplemental video 1).

Data processing and selection
To ensure accurate, reliable and consistent data collection, we 
conducted the study in accordance with the Guideline for Good 
Clinical Practice/International Standards Organization (ISO) 
14 155.

We randomly selected epochs of HR and RR with suffi-
cient signal quality for each neonate recording (table 1). The 
first 5 min and last minute of recorded data, and first minute 
prior to and 5 min following any device or sensor disconnection 
were excluded to remove potentially poor- quality data typically 
present during sensor placement and removal. For the open- 
label round, we selected 20 epochs from ten different neonates. 
For each closed- label round, we selected ten epochs from 20 
different neonates. No overlapping epochs were selected, and 
missing data were excluded from analyses. Median HR and RR 
values were calculated for the selected epochs (table 1). Manual 
RR counting was performed for each epoch using capnograms 
(online supplemental appendix D). Any RR epochs meeting 
exclusion criteria were replaced with another randomly selected 
epoch (table 1). See online supplemental appendix E for more 
details.

Statistical analysis
To quantify the agreement between the EarlySense and refer-
ence devices, the normalised bias (95% CI) and the normalised 
spread between the 95% limits of agreement (LOA) were calcu-
lated by dividing the bias and spread between the 95% LOA by 
the overall reference HR or RR mean value.12 Based on a verifi-
cation phase, the acceptable a priori- defined normalised spread 

Table 1 Eligibility criteria and study definitions

Eligibility criteria

Inclusion criteria  ► Corrected age of <28 days
 ► Caregivers were willing and able to provide informed consent and were available for follow- up for the duration of the study

Exclusion criteria  ► Receiving continuous positive airway pressure or mechanical ventilation
 ► Skin abnormalities in the nasopharynx and/or oropharynx
 ► Contraindication to skin sensor application
 ► Known arrhythmia
 ► Congenital abnormality requiring major surgical intervention
 ► Any medical or psychosocial condition or circumstance that would interfere with study conduct or for which study participation could put the neonate’s 

health at risk

Study definitions

Epoch A 60 s period of time

Breath One cycle of neonate- initiated inhalation and exhalation

Breath start End of a waveform trough (low point) where the carbon dioxide level starts to ascend

Respiratory rate (RR) manual 
counting protocol

A breath was counted if the waveform peak reached either 15 mmHg or the average peak of the epoch, AND the waveform trough dipped below the average 
trough of the epoch plus 10 mmHg

 ► Each plot was counted by two independent readers and averaged
 ► If the difference in the counts was >5, a third independent reader counted the plot
 ► If the third count was within 5 breaths of either previous count, the average of the two closest counts was used

RR epoch exclusion criteria RR epoch excluded if (i) the difference between the epoch count and median RR was >10, (ii) either value was <15, (iii) the capnogram contained a digital 
artefact or (iv) if there was lack of inter- reader manual count agreement

RR median calculation For each breath in an epoch, an instantaneous RR could be calculated by the breath duration, and the median of all these instantaneous RR values in an epoch 
was then calculated

Heart rate (HR) median 
calculation

Heart beats were identified by the timing of the Masimo Rad- 97 reference device plethysmograph quality index (PO- SQI) which occur at the peak of each 
heart beat. For each heart beat in an epoch, an instantaneous HR could be calculated by the time between the previous heart beat peak and current heart 
beat peak, and the median of all these instantaneous HR values in an epoch was then calculated

Adequate signal quality EarlySense device: A signal quality score ≥0.7 for at least 50% of the epoch
Masimo Rad- 97 reference device: plethysmograph quality index (PO- SQI) threshold >150 for 100% of the epoch for HR, and capnography quality score (CO2- 
SQI) threshold ≥2 for at least 90% of the epoch for RR

 on M
ay 19, 2023 by guest. P

rotected by copyright.
http://adc.bm

j.com
/

A
rch D

is C
hild: first published as 10.1136/archdischild-2021-322344 on 5 N

ovem
ber 2021. D

ow
nloaded from

 

https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
https://dx.doi.org/10.1136/archdischild-2021-322344
http://adc.bmj.com/


560 Wang D, et al. Arch Dis Child 2022;107:558–564. doi:10.1136/archdischild-2021-322344

Original research

G
lo

ba
l 

ch
il

d 
he

al
th

between the 95% upper and lower LOAs of 30% was selected 
for both RR and HR.11 We calculated the root- mean- square 
deviation (RMSD) for each comparison. Clarke error grids were 
constructed with zones of 20% discrepancy to improve clinical 
interpretability of results.

RESULTS
We enrolled 94 neonates from 9 July 2019 to 8 January 2020, 
76 of which were included for analysis (online supplemental 
appendix F). Three neonates withdrew prior to the minimum 
data collection time, and 15 neonates were excluded due to 
issues with data identification (incorrect date/times recorded) or 
time synchronisation (10), insufficient (less than 1 hour) length 
of recording (4) or poor data quality (1). There were six record-
ings where only one of the vital signs was usable for analysis 

due to poor data quality. There were no adverse events due to 
monitoring.

Equal numbers of female and male neonates from the neonatal 
high dependency unit (64.5%), postnatal and maternal wards 
(34.2%), and neonatal intensive care unit (1.3%) were included 
for analysis. Median gestational age was 38 (range 28–42) weeks 
and primary diagnoses were healthy post- delivery (35.5%), 
prematurity (27.6%), jaundice (17.1%), hypoglycaemic (6.6%), 
respiratory distress syndrome (5.3%), low birth weight (3.9%) 
and other (3.9%). We collected 280 hours of data (online 
supplemental appendix G), with a median recording length of 
4 hours (range 73–423 min). See online supplemental appendix 
H for additional results.

HR analysis identified a small negative average bias (range 
−1.58 to −0.55 beats/minute) with normalised spread of LOA 
meeting the a priori–defined threshold for all rounds (table 2; 
figure 2). A marked decrease in normalised spread between 95% 
LOA between closed- label rounds 2 and 3 (20.1 vs 6.2%) was 
observed. All EarlySense HR measurements were within 20% of 
the reference device values (figure 3).

RR analyses showed a small positive average bias in the Early-
Sense device (range 0.17–1.62 breaths/minute) when compared 
with reference device RR manual counts and a small negative 
average bias (range −1.65 to −0.63 breaths/minute) when 
compared with RR median values (table 2; figure 4). Normalised 
spread between 95% LOA decreased between the open- label 
and first two closed- label rounds, with results from closed- label 
rounds 2 and 3 meeting the a priori–defined threshold for both 
RR manual counts and median values. A marked decrease in 
normalised spread between 95% LOA from closed- label rounds 
1 and 2 (37.6 vs 24.8% for RR manual counts; 35.9 vs 19.2% 
for RR medians) was observed. Absolute and normalised spreads 
of 95% LOA for RR median values were consistently smaller 
than RR manual counts when comparing the EarlySense and 
reference devices. Of the data pairs from closed- label round 3, 
only three (1.5%) EarlySense RR values were outside 20% of the 
reference device values (figure 3).

Figure 1 (A) Overview of the set- up showing the Masimo Rad- 
97 device with touchscreen interface (1), pulse oximeter probe 
(2), Nomoline for capnography (3), EarlySense processing unit (4), 
EarlySense under- mattress sensor (5). (B) Close- up of the EarlySense 
sensor under a mattress. The EarlySense sensor is connected to the 
processing unit that processes, stores data and sends results wirelessly 
to the remote display unit where the data are presented.

Table 2 Results from Bland- Altman analysis for EarlySense investigational device versus Masimo Rad- 97 reference device heart rate (HR) and 
respiratory rate (RR) measurements

Open label Closed- label round 1 Closed- label round 2 Closed- label round 3

EarlySense HR compared with Masimo Rad- 97 HR

Mean Masimo Rad- 97 HR 132.3 128.2 139.1 130.2

Normalised bias (95% CI) −0.5%
(−1.2% to 0.2%)

−1.2%
(−1.8% to −0.7%)

−0.4%
(−1.1% to 0.3%)

−0.6%
(−0.9% to −0.4%)

Normalised spread between 95% LOA (upper and lower 
95% LOA)

19.7%
(−10.4% to 9.4%)

15.3%
(−8.9% to 6.4%)

20.1%
(−10.5% to 9.7%)

6.2%
(−3.7% to 2.5%)

Normalised RMSD 5.0% 4.1% 5.1% 1.7%

EarlySense RR compared with Masimo Rad- 97 RR manual count

Mean Masimo Rad- 97 RR 48.0 51.7 54.2 48.5

Normalised bias (95% CI) 3.0%
(1.4% to 4.6%)

0.3%
(−1.0% to 1.7%)

2.5%
(1.6% to 3.4%)

3.3%
(2.4% to 4.3%)

Normalised spread between 95% LOA (upper and lower 
95% LOA)

45.3%
(−19.7% to 25.6%)

37.6%
(−18.4% to 19.1%)

24.8%
(−9.9% to 14.9%)

27.3%
(−10.4% to 17.0%)

Normalised RMSD 11.9% 9.6% 6.8% 7.7%

EarlySense RR compared with Masimo Rad- 97 RR median

Mean Masimo Rad- 97 RR 50.3 53.5 56.4 50.7

Normalised bias (95% CI) −1.9%
(−3.4% to −0.4%)

−3.1%
(−4.4% to −1.8%)

−1.5%
(−2.2% to −0.8%)

−1.2%
(−1.9% to − 0.5%)

Normalised spread between 95% LOA (upper and lower 
95% LOA)

41.6%
(−22.7% to 18.9%)

35.9%
(−21.1% to 14.9%)

19.2%
(−11.1% to 8.2%)

19.8%
(−11.1% to 8.7%)

Normalised RMSD 10.8% 9.7% 5.1% 5.2%

LOA, limits of agreement; RMSD, root- mean- square deviation.
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We found acceptable agreement between the EarlySense and 
reference devices for measurement of HR and RR in neonates 
by the final round of analysis, as evidenced by normalised spread 
between 95% LOA values below the a priori–defined threshold 
of 30%. The EarlySense algorithms were optimised between 
closed- label rounds 1 and 2 for RR, and between closed- label 
rounds 2 and 3 for HR. Upon optimisation, a marked narrowing 
of normalised spread between 95% LOA and reduction in bias 
was observed. Clarke error grids showed that all observations 
for HR and 197/200 for RR fell in region A (20% difference) 
(figure 3).

Selection of a reference standard is key when evaluating accu-
racy of a MCPM device. While ECG is the accepted reference 
standard for HR measurement, plethysmogram- derived HR, as 
used by the Masimo Rad- 97 device, has been shown to be accu-
rate even for comparisons of HR variability that require precise 
timing in identification of the heartbeat.13 The EarlySense device 
uses ballistocardiography (BCG). In comparison with ECG, 
heartbeats are less pronounced and more difficult to detect in 
BCG signals due to a lower signal- to- noise ratio14; yet, BCG 
signals have been shown to accurately estimate HR in adults.15

We selected capnography as the RR reference method.16 
Agreement between RR measurements was impacted by within- 
neonate RR variability, which is particularly pronounced in 
neonates due to immature control of respiration, and normal and 
abnormal physiological responses such as periodic breathing and 
periods of apnoea.17 There are currently no recommended ISO 
standards for RR accuracy, though United Nations International 

Child’s Fund has suggested a maximum variability of ±2 breaths/
minute in their acute respiratory infection diagnostic aid target 
product profile.18 This threshold may be unreasonably conserva-
tive when considering a neonate breathing at 60 breaths/minute, 
where a within- neonate variation of 2 breaths/minute would 
equate to a 3.3% variation. In setting the 30% threshold for 
the spread between 95% LOA, we considered the large within- 
neonate RR variability present in the verification phase data 
and avoided setting the target agreement threshold to be more 
restrictive than the within- neonate variation.11 We chose to 
normalise the spread between 95% LOA and used a percentage 
error threshold to allow for comparison of performance over 
a wide range of RR values. Use of a ±30% error threshold for 
LOA to determine whether to accept a new method in cardiac 
output method comparison studies was proposed in 1999 and 
has since been used extensively in the field.19

We compared EarlySense RR measurements to reference device 
RR manual counts and medians. Since clinical measurement of 
RR is typically determined by counting the number of breaths 
over a 1 min period, comparison of EarlySense RR values to RR 
manual counts was used as the primary comparison. However, 
manual count methods have several limitations. Capnograms 
can contain several different breathing patterns, such as peri-
odic breathing and small- amplitude breaths, and it is unclear 
which breathing patterns should be included in a manual count 
and which should cause a minute to be excluded. In addition, 
rounding is a significant consequence of counting breaths. The 
rounding error may be as much as 6.7% if considering a RR of 
15 breaths/minute and a rounding error of 1 breath/minute. We 

Figure 2 Bland- Altman plots for heart rate (HR). (A) Open- label round. (B) Closed- label round one. (C) Closed- label round two. (D) Closed- label 
round three. Colours indicate which participant neonate is associated with the measurement pair.
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used a comparison between EarlySense RR and reference device 
RR median values since median values are more likely to reflect 
the underlying control of breathing. Medians are more robust 
than means, especially in the presence of extreme outliers, and 
are often used in automated device signal processing methods. 
This may explain the greater agreement when comparing 
the EarlySense RR to the reference device medians versus RR 
manual counts.

We reported RMSD values, as the accuracy of HR and RR has 
typically been reported as a percentage error rate (such as ±2%) 
compared with a reference standard.20 While RMSD is provided 
as a standardised metric when performing comparisons, RMSD 
does not consider the uncertainty in the reference method. In this 
evaluation, the normalised RMSD was 1.7% for HR, and 7.7% 
and 5.2% for RR manual counts and median values, respectively, 

in the final round (table 2). This was approximately 25% of the 
value of normalised spread between 95% LOA.

The study results indicate that the EarlySense MCPM device 
performs well when used to measure HR and RR as compared 
with the more invasive Masimo Rad- 97 reference device. Advan-
tages of the EarlySense device are that it is contactless and 
does not require disposable components. However, limitations 
include lack of MCPM when the neonate is not in bed, and lack 
of oxygen saturation monitoring. Notably, the Masimo Rad- 97 
capnography cannula was removed when the neonate was not 
in bed.

The accuracy of the EarlySense device was confirmed in a 
study population of high- risk adult surgical patients and in a 
small feasibility series with a paediatric and adult patient popu-
lation in a sleep laboratory and intensive care unit setting.21 22 
Other studies of monitoring technologies have been conducted 
in low- resource settings23–26; however, research conducted in 
neonates has largely been limited to studies in high- resource 
settings. Well- established methods for HR and RR monitoring 
exist, but limitations including inaccuracy, invasiveness, time- 
consuming application and high cost have prompted develop-
ment of novel technologies.27–29 Novel contactless technologies 
are attractive as they avoid discomfort and risk of skin irritation. 
However, they have limitations of their own including motion 
artefacts, poor sensor coupling, poor- quality recordings and 
dependency on adequate lighting.28 29 There is a strong need for 
additional studies evaluating neonatal monitoring technology in 
low- resource settings.

Major strengths of our study were the independence of the 
investigators conducting the analysis, robust measurement of 
RR with high- resolution capnography, manual counting of 
breaths and randomised selection of minutes for comparison. 
However, our study site was better resourced than is typical 
in the region, and it is possible that the device may not have 
performed as well in a less- resourced environment. Currently, 
we are completing our next phase at Pumwani Maternity 
Hospital in Nairobi, Kenya, the largest referral maternal 
hospital in sub- Saharan Africa and a site more representative of 
a low- resource setting.

A substantial percentage (19.1%) of neonate recordings were 
not included for analysis due to data synchronisation and data 
identification issues (incorrect dates assigned). To minimise 
uncertainty in the reference device data and to avoid the Early-
Sense device missing the a priori threshold due to poor quality 
reference device data, we removed a substantial proportion 
of reference minutes from analysis and only included minutes 
with the highest quality reference data. In addition, we did not 
study clinical correlations or outcomes and were unable to assess 
the degree to which findings represented clinically significant 
differences. In the next phase of our study, we will assess the 
clinical feasibility of the EarlySense device with regard to accu-
racy, up- time, and event detection of high and low HR and RR 
events. Many of the neonates in this study were healthy, or rela-
tively healthy, so it is possible that the agreement we observed 
may not reflect the sensor performance in critically ill neonates 
with higher or more irregular HRs and/or RRs. The EarlySense 
investigational device algorithms were developed in a cohort 
of neonates who were not critically ill to ensure that the initial 
evaluation and optimisation was performed in a more controlled 
environment, as is typically done for regulatory approval, before 
extending to more challenging cases and environments. We 
found the performance of this innovative non- invasive MCPM 
device to be promising in neonates. In a qualitative study, we 
found that healthcare administrators, healthcare providers 

Figure 3 Clarke error grids for closed- label round three 
measurements. (A) Comparison of heart rate (HR) measurements. (B) 
Comparison of EarlySense respiratory rate (RR) to Masimo Rad- 97 RR 
manual count. Each dot represents a data pair, with the colour intensity 
proportional to density of data pairs. Region A (in green) contains data 
pairs that are within 20% of the Masimo Rad- 97 device value. Region 
B (in yellow) contains data pairs not within 20% that would not lead to 
unnecessary treatment. Regions C, D and E are in red. C includes data 
pairs leading to unnecessary treatment. D includes data pairs with a 
failure in detecting low or high HR/RR events and E includes data pairs 
where low and high HR/RR events are confused.  on M
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and caregivers considered the EarlySense device to be feasible, 
useable and acceptable.30

Moving forward, it will be valuable to evaluate the EarlySense 
device for agreement with a reference device in neonates in 
intensive or critical care. A future study assessing the agreement 
of the EarlySense device HR and RR to ECG- derived HR and 
RR would strengthen the evidence for adoption of this novel 
contactless technology. In addition, evaluating the threshold and 
adaptive alerts provided by the device, and establishing cost- 
effectiveness, and clinical effectiveness will be necessary before 
large- scale implementation can be considered.

Acknowledgements We would like to thank Dr Walter Karlen who developed 
the breath detection algorithm that was used to analyse the CO2 waveform data. 
This study was supported by a grant from the Bill & Melinda Gates Foundation 
(OPP12303136) and additional funding from Save the Children Innovation Fund.

Contributors ASG and JMA conceived of the study and ASG obtained the funding. 
WMM, ASG and JMA designed and provided oversight for the administration and 
implementation of the study. JC contributed to implementation of the study. DD 
wrote the application used to collect data from the reference device and processed 
data. WMM, RO and DC collected the data. JMA, DW and DD verified the underlying 
data and DW performed data analysis along with YSH who performed data analysis, 
signal processing and algorithm optimisation. RK devised primary conceptual ideas 
for algorithm optimisation. GZ provided statistical analysis guidance. DW, ASG and 
JMA wrote the draft of the manuscript with critical input from the coauthors. All 
authors edited and reviewed the final manuscript. JMA acts as guarantor.

Funding Bill & Melinda Gates Foundation and Save the Children Innovation Fund. 
Bill and Melinda Gates Foundation programme officers provided input to the study 
design.

Competing interests YSH and RK are employed by EarlySense. All other authors 
declare no competing interests.

Patient consent for publication Not applicable.

Ethics approval The research protocol was approved by the Western 
Institutional Review Board (20191102), Aga Khan University Nairobi Research 
Ethics Committee (2019/REC- 02) and Kenya Pharmacy and Poisons Board 
(19/05/02/2019 (078)).

Data availability statement Data are available in a public, open access 
repository. Data will be made available on completion of the secondary analyses of 
the data. We have ethics approval to deposit the data in an open access repository 
upon completion of the study.

Open access This is an open access article distributed in accordance with the 
Creative Commons Attribution 4.0 Unported (CC BY 4.0) license, which permits 
others to copy, redistribute, remix, transform and build upon this work for any 
purpose, provided the original work is properly cited, a link to the licence is given, 
and indication of whether changes were made. See: https://creativecommons.org/ 
licenses/by/4.0/.

ORCID iDs
Dee Wang http://orcid.org/0000-0002-5125-6538
Amy Sarah Ginsburg http://orcid.org/0000-0002-2291-2276

REFERENCES
 1 World Health Organization. Newborns: improving survival and well- being, 2020. 

Available: https://www.who.int/news-room/fact-sheets/detail/newborns-reducing- 
mortality [Accessed 22 Jan 2021].

 2 United Nations. Ensure healthy lives and promote well- being for all at all ages, 2020. 
Available: https://sustainabledevelopment.un.org/sdg3; [Accessed 22 Jan 2021].

 3 Lawn JE, Osrin D, Adler A, et al. Four million neonatal deaths: counting and attribution 
of cause of death. Paediatr Perinat Epidemiol 2008;22:410–6.

 4 Buist M, Bernard S, Nguyen TV, et al. Association between clinically abnormal 
observations and subsequent in- hospital mortality: a prospective study. Resuscitation 
2004;62:137–41.

 5 Cuthbertson BH, Boroujerdi M, McKie L, et al. Can physiological variables and early 
warning scoring systems allow early recognition of the deteriorating surgical patient? 
Crit Care Med 2007;35:402–9.

 6 Fairchild KD, Schelonka RL, Kaufman DA, et al. Septicemia mortality reduction in 
neonates in a heart rate characteristics monitoring trial. Pediatr Res 2013;74:570–5.

Figure 4 Bland- Altman plots for manual counts of respiratory rate (RR). (A) Open- label round. (B) Closed- label round one. (C) Closed- label round 
two. (D) Closed- label round three. Colours indicate which participant neonate is associated with the measurement pair.

 on M
ay 19, 2023 by guest. P

rotected by copyright.
http://adc.bm

j.com
/

A
rch D

is C
hild: first published as 10.1136/archdischild-2021-322344 on 5 N

ovem
ber 2021. D

ow
nloaded from

 

https://creativecommons.org/licenses/by/4.0/
https://creativecommons.org/licenses/by/4.0/
http://orcid.org/0000-0002-5125-6538
http://orcid.org/0000-0002-2291-2276
https://www.who.int/news-room/fact-sheets/detail/newborns-reducing-mortality
https://www.who.int/news-room/fact-sheets/detail/newborns-reducing-mortality
https://sustainabledevelopment.un.org/sdg3;
http://dx.doi.org/10.1111/j.1365-3016.2008.00960.x
http://dx.doi.org/10.1016/j.resuscitation.2004.03.005
http://dx.doi.org/10.1097/01.CCM.0000254826.10520.87
http://dx.doi.org/10.1038/pr.2013.136
http://adc.bmj.com/


564 Wang D, et al. Arch Dis Child 2022;107:558–564. doi:10.1136/archdischild-2021-322344

Original research

G
lo

ba
l 

ch
il

d 
he

al
th

 7 Warburton A, Monga R, Sampath V, et al. Continuous pulse oximetry and respiratory 
rate trends predict short- term respiratory and growth outcomes in premature infants. 
Pediatr Res 2019;85:494–501.

 8 Kumar N, Akangire G, Sullivan B, et al. Continuous vital sign analysis for predicting 
and preventing neonatal diseases in the twenty- first century: big data to the forefront. 
Pediatr Res 2020;87:210–20.

 9 Dünser MW, Baelani I, Ganbold L. A review and analysis of intensive care medicine in 
the least developed countries. Crit Care Med 2006;34:1234–42.

 10 Ginsburg AS, Nkwopara E, Macharia W, et al. Evaluation of non- invasive continuous 
physiological monitoring devices for neonates in Nairobi, Kenya: a research protocol. 
BMJ Open 2020;10:e035184.

 11 Coleman J, Ginsburg AS, Macharia WM, et al. Identification of thresholds for 
accuracy comparisons of heart rate and respiratory rate in neonates. Gates Open Res 
2021;5:93.

 12 Bland JM, Altman DG. Statistical methods for assessing agreement between two 
methods of clinical measurement. Lancet 1986;1:307–10.

 13 Dehkordi P, Garde A, Karlen W, et al. Pulse rate variability compared with heart rate 
variability in children with and without sleep disordered breathing. Annu Int Conf IEEE 
Eng Med Biol Soc 2013;2013:6563–6.

 14 Katz Y, Karasik R, Shinar Z. Contact- free piezo electric sensor used for real- time 
analysis of inter beat interval series. Comput Cardiol 2016;43:769–72.

 15 Mora N, Cocconcelli F, Matrella G, et al. Accurate heartbeat detection on 
ballistocardiogram accelerometric traces. IEEE Trans Instrum Meas 2020;69:9000–9.

 16 Eisenberg ME, Givony D, Levin R. Acoustic respiration rate and pulse oximetry- derived 
respiration rate: a clinical comparison study. J Clin Monit Comput 2020;34:139–46.

 17 Patel M, Mohr M, Lake D, et al. Clinical associations with immature breathing in 
preterm infants: part 2- periodic breathing. Pediatr Res 2016;80:28–34.

 18 United Nations Children’s Fund. Target product profile acute respiratory infection 
diagnostic aid (ARIDA), 2014. Available: https://www.unicef.org/supply/documents/ 
target-product-profile-diagnostic-aid-acute-respiratory-infection [Accessed 23 Jan 
2021].

 19 Critchley LA, Critchley JA. A meta- analysis of studies using bias and precision 
statistics to compare cardiac output measurement techniques. J Clin Monit Comput 
1999;15:85–91.

 20 Ermer S, Brewer L, Orr J, et al. Comparison of 7 different sensors for detecting low 
respiratory rates using a single breath detection algorithm in Nonintubated, Sedated 
volunteers. Anesth Analg 2019;129:399–408.

 21 Ben- Ari J, Zimlichman E, Adi N, et al. Contactless respiratory and heart rate 
monitoring: validation of an innovative tool. J Med Eng Technol 2010;34:393–8.

 22 Breteler MJM, KleinJan EJ, Dohmen DAJ, et al. Vital signs monitoring with wearable 
sensors in high- risk surgical patients: a clinical validation study. Anesthesiology 
2020;132:424–39.

 23 Byakika- Kibwika P, Muwonge M, Watts W, et al. Lessons learned from implementing 
a rapid test of a technology device in a tertiary hospital in Uganda. Ann Glob Health 
2015;81:725- 30.

 24 Steinhubl SR, Feye D, Levine AC, et al. Validation of a portable, deployable 
system for continuous vital sign monitoring using a multiparametric wearable 
sensor and personalised analytics in an Ebola treatment centre. BMJ Glob Health 
2016;1:e000070.

 25 Mugyenyi GR, Atukunda EC, Ngonzi J, et al. Functionality and acceptability of 
a wireless fetal heart rate monitoring device in term pregnant women in rural 
southwestern Uganda. BMC Pregnancy Childbirth 2017;17:178.

 26 Ngonzi J, Boatin A GM, Wylie B. A functionality and acceptability study of wireless 
maternal vital sign monitor in a tertiary university teaching hospital in rural Uganda. J 
Womens Health Gynecol 2017;4:1–8.

 27 Kevat AC, Bullen DVR, Davis PG, et al. A systematic review of novel technology for 
monitoring infant and newborn heart rate. Acta Paediatr 2017;106:710–20.

 28 Ginsburg AS, Lenahan JL, Izadnegahdar R, et al. A systematic review of tools to 
measure respiratory rate in order to identify childhood pneumonia. Am J Respir Crit 
Care Med 2018;197:1116–27.

 29 Anton O, Fernandez R, Rendon- Morales E, et al. Heart rate monitoring in newborn 
babies: a systematic review. Neonatology 2019;116:199–210.

 30 Ginsburg AS, Kinshella MLW, Naanyu V. Feasibility, usability, and acceptability of 
multiparameter continuous physiological monitoring technologies in neonates among 
healthcare providers and caregivers at a private tertiary hospital in Nairobi, Kenya: a 
qualitative study. J Med Internet Res 2021:e0.

 on M
ay 19, 2023 by guest. P

rotected by copyright.
http://adc.bm

j.com
/

A
rch D

is C
hild: first published as 10.1136/archdischild-2021-322344 on 5 N

ovem
ber 2021. D

ow
nloaded from

 

http://dx.doi.org/10.1038/s41390-018-0269-4
http://dx.doi.org/10.1038/s41390-019-0527-0
http://dx.doi.org/10.1097/01.CCM.0000208360.70835.87
http://dx.doi.org/10.1136/bmjopen-2019-035184
http://dx.doi.org/10.12688/gatesopenres.13237.2
http://www.ncbi.nlm.nih.gov/pubmed/2868172
http://dx.doi.org/10.1109/EMBC.2013.6611059
http://dx.doi.org/10.1109/EMBC.2013.6611059
http://dx.doi.org/10.22489/CinC.2016.222-272
http://dx.doi.org/10.1109/TIM.2020.2998644
http://dx.doi.org/10.1007/s10877-018-0222-4
http://dx.doi.org/10.1038/pr.2016.58
https://www.unicef.org/supply/documents/target-product-profile-diagnostic-aid-acute-respiratory-infection
https://www.unicef.org/supply/documents/target-product-profile-diagnostic-aid-acute-respiratory-infection
http://dx.doi.org/10.1023/A:1009982611386
http://dx.doi.org/10.1213/ANE.0000000000003793
http://dx.doi.org/10.3109/03091902.2010.503308
http://dx.doi.org/10.1097/ALN.0000000000003029
http://dx.doi.org/10.1016/j.aogh.2015.12.009
http://dx.doi.org/10.1136/bmjgh-2016-000070
http://dx.doi.org/10.1186/s12884-017-1361-1
http://dx.doi.org/10.17303/jwhg.2017.4.103
http://dx.doi.org/10.17303/jwhg.2017.4.103
http://dx.doi.org/10.1111/apa.13786
http://dx.doi.org/10.1164/rccm.201711-2233CI
http://dx.doi.org/10.1164/rccm.201711-2233CI
http://dx.doi.org/10.1159/000499675
http://adc.bmj.com/

	Evaluation of a contactless neonatal physiological monitor in Nairobi, Kenya
	Abstract
	Introduction
	Methods
	Study design and procedures
	Data processing and selection
	Statistical analysis

	Results
	Discussion
	References


